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Abstract— A new power allocation method for irregularly mod-
ulated signaling in single carrier point-to-point multiple input
multiple output (MIMO) systems with an ifterative frequency-
domain (FD) soft cancellation (SC) minimum mean squared
error (MMSE) equalization is proposed. The proposed method
explicitly takes into account the convergence properties of the
iterative equalizer while transmission power is minimized. The
proposed scheme is based on the combination of irregular
modulation, different signal constellations within one code word,
and convergence constraint precoding (CCP), technique that
decouples the spatial interference between streams using singular
value decomposition (SVD), and minimizes the transmission
power while achieving the target mutual information for each
stream after iterations at the receiver side. Numerical results
show that the proposed scheme improves the transmission rate
adaptivity of the original CCP while ensuring the convergence
with reduced transmission power.

I. INTRODUCTION

Conventionally, convergence properties of iterative receiver
have not been taken into account when determining the
optimal transmission power and rate allocation. Consequently,
excessively large transmission power is used to satisfy desired
quality of service (QoS) requirements in communication sys-
tems. To allow for more efficient transmission with the aid
of iterative receiver in terms of transmission power and rate,
the convergence properties of the receiver has to be utilized
when determining the optimal transmission power.

A successful approach to adapt transmission rate and the
convergence properties of iterative receiver was proposed in
[11,[2] by introducing irregular modulation for single-input-
single-output (SISO) channels. Irregular modulation combines
multiple signal constellations with different mapping schemes
within one code word [2]. The irregular modulation was
later extended to point-to-point multiple-input-multiple-output
(MIMO) channels in [3]. However, none of the previous
studies have not considered the question how to design power
allocation for irregularly modulated signalling.

Recently, transmit power optimization for an iterative re-
ceiver utilizing the convergence properties of a receiver has
gained considerable attention [4],[5],[6],[7]. Especially, Yuan
et. al. [5],[6], address the transmitter power allocation problem
in frequency selective SISO channels with frequency-domain
(FD) soft cancellation (SC) minimum mean squared error
(MMSE) based iterative equalization, assuming the availabil-
ity of perfect channel state information (CSI) both at the trans-
mitter and the receiver. Their design method utilizes signal-
to-noise ratio (SNR) variance charts [8] in the convergence
analysis therein to determine the optimal power allocation.

This work was supported in part by Finnish Funding Agency for Tech-
nology and Innovation (Tekes), Nokia, Nokia Siemens Networks, Elektrobit,
Uninord, Academy of Finland, and Infotech Oulu Graduate School.
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Correspondingly, in our recent work [9] we proposed a semi-
analytical convergence constraint precoding (CCP) design for
optimal power allocation in MIMO systems with iterative FD-
SC-MMSE equalizer. In contrast to [5] we utilize the extrinsic
information transfer (EXIT) charts [10],[11].

In the CCP based design [9], the transmit power is mini-
mized while keeping a tunnel open between the equalizer and
the decoder EXIT functions up to a desired convergence point.
It is shown in [9] that the optimal power allocation in CCP
can be solved by using convex optimization tools, e.g., interior
point methods [12, Ch. 11]. The proposed method is intended
to time division duplex (TDD) based single carrier point-to-
point multiple input multiple output (MIMO) systems. Due to
the reciprocity assumption of channel in TDD system, perfect
CSI is assumed to be available at the transmitter and receiver.

In this paper, we extend the framework developed in [9]
to irregular modulation with Gray mapping. In contrast to
the previous studies of irregular modulation [1],[2],[3], we
address the problem how to design a power allocation for
irregularly modulated signaling with fixed signal constellation
combination ratios. The main contributions of this paper are
summarized as follows: We formulate transmission power
optimization problem for a irregular modulation. Then, we
demonstrate that the performance of proposed method pro-
vides improvement in the rate adaptivity compared to the
original CCP as well as transmission power efficiency.

II. SYSTEM MODEL

We consider a point-to-point wireless communication sce-
nario, where both the transmitter and the receiver are equipped
with multiple antennas, Nt transmit and Nr receive anten-
nas, respectively. The fixed number of data streams Np are
multiplexed over Nt transmit antennas. For the d* data
stream, d = 1, ..., Np, the information bit vector xg € BNx
is encoded with code rate Rf, where Ny is the number
of information bits, resulting in encoded bit vector ¢? =
[¢d ..., c?, . C?VC]T € B¥ and j =1, ..., Nc where N¢ = %
is the number of coded bits per stream. After encoding,
the encoded bits are bit interleaved with random interleaver
resulting bit sequence ¢’ € BNC. Then, interleaved bit
sequence is divided into Ng sub-blocks, where Ng is the
number of sub-blocks per stream with different modulation
methods. For the 2", z = 1,..., Ng, sub-block C’Zd S Bad,zNCd,
where a4, € [0,1] is the ratio of the 2" sub-block,

1 d,z d o [d /d T
a Ng~-tuple ¢, = [cz,nNgz—Ng'erl’""Cz,nNg'z] of
c/d bits is mapped to a symbol b¢, = M.,(c/?,) € C,

d,z
1=1,.., N$*, from the 2™V —ary signal constellation using

lwe assume adyzNg to be a integer.
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the gray mapping function Mg .(-). Ng 4 is the number of
modulation symbols for the z*" sub-block and the d*" stream.
We assume that the power of each modulation symbol is
normalized to one. Furthermore, we assume that for the d*"

stream Zi\zl aq,. = 1. Let us define the modulated data
stream vector for the z'™ sub-block of the d' stream as
b = [bd .0, b s 4]T € CNs". Correspondingly,

the entire data stream vector for the d** stream is given
by b? = [b{T, .. bIT _ b{T € CN, where Ns =
ZNZ Ng =4 After irregular modulation, each data stream is
transformed into the frequency domain by the unitary discrete
Fourier transform (DFT) matrix F . € CV**Me with the
—1)27mml
elements fo, ; = ﬁexpﬂ ~; ,where m,l =0, ..., Np—1
with N being the length of DFT 2. Then, each data stream
is multlphed w1th its asls0c1ated power allocation matrlx
P2 = diag([P},, .., P}}, ., PPy ") € RNF where szz
element corresponds to the square root of the power allocated
on the [*" frequency bin, as well as beamformer weights
Vi e CNtNexNe where V4 = A§d 1)Ne+1:dNg- The
beamforming matrix V € (CNTNFXND can be obtained
with the singular value decomposmon (SVD) as shown in
[9]. Finally, each stream is transformed mto time domain by
multiplying the inverse DFT matrix F NF and cyclic prefix is
appended to signal before transmitting them over the channel.
Now, after guard period removal, a space-time presentation
of the signal vector r € CM*F received by the Ny received
antennas is given by

r = HF ! TFy,b + v, (1)

where v € CM=NF i a white additive independent identically
distributed (i.i.d) Gaussian noise vector with variance o2
per dimension. Correspondingly, b € C™ N denotes the
transmitted stream vector over the N7 transmit antennas
b = [b!,...,b% ... bP|T. The matrices Fn, = Iy, ® Fp; €
CMNoNexNoNe and Fp, = Iy, ® Fy, € CVNEXNAE gpre
block diagonal DFT matrices where & indicates the Kro-
necker product. The precoder matrix T € CNrNexNoNr
can be further factorlzed as ’Il‘ = VPz where diagonal
matrix P? = diag(PZ,..., P2, ...,P?VD) € RNoNexNoNe
H ¢ CMNexNiNe g circulant block matrix, comprised
of channel submatrices H™ ¢ CKs*Ks between the tt"
transmit and the rt" receive antennas, ¢ = ., Nt and
r = 1,..., Nr, which are also circulant matrices, as H™! =
circ{[h?t,hg’t 01 N L]T}. The operator circ{ }
generates matrix that has a circulant structure of its argu-
ment vector. I, denotes the length of the channel, and h ",
I =1,..., L, the fading gains of multipath channel between ¢ "
transmit antenna and the r*? receive antenna. Average signal-
to-noise ratio per receiver antenna is defined as SNR = £ 5%,
where, P, is the average transmitted symbol energy.

III. ITERATIVE EQUALIZER AND EXIT FUNCTIONS

In this paper, we utilize the EXIT charts in which the
exchange of extrinsic mutual information is tracked between
the equalizer and the decoding blocks. Particularly, we use the
relationship between the mutual information and the variance

2We assume N = Ns.

of log-likelihood ratios (LLRs) that can obtained using J-
function [10]. Thus, we express in this section the variance
of LLRs and the mutual information at the output of the
equalizer, respectively. However, due to space limitations we
can not describe in detail the equalizer that contains FD SC-
MMSE and soft-demapping algorithms. Therefore, we briefly
summarize the equalizer in the appendix.

Since SVD based transmit beamforming is utilized in
the transmission, the transmitted streams can be perfectly
decoupled from each other in the spatial domain, when the
perfect CSI is available at the transmitter. As a result of
the diagonalization procedure, detailed in [9], the channel
at the output of equalizer becomes fully diagonal in spatial
domain. However, due to multipath propagation some residual
inter-symbol interference (ISI) remains at the output of the
equalizer. Naturally, the amount of residual ISI depends on
the channel realization, SNR, as well the amount of a priori
information from the channel decoder.

Let us define LLR vector at the output of the equalizer for

the d'" stream Lq = [Ld 1 Ld . ...,I;E’NZ]T € RV¢ where
Bue = [B(c), o £, o £(00, )]T € RewNoc,
C

Z,0 Z,0d, 2
where i = 1,..., a4 ZNg The PDF of Ly ., can be approx-
imated by a Gaussmn distribution satlsfymg the consistency
requirement, ie., L. ~ NB(jig.1, 62 1), where 03 =

2fiq,>. Thus, the LLRs at the output of the soft- demapper,

L(c/;) . can be rewritten as
£(ng) = ﬂd,zé/chi + [Wd,z}i 2
where  wy . c Re4.=N¢  and W . ~
N¥(0,, Na, ad Ta,.ng) and ad = 2dd — 1 the
mean of LLRS fla,~ 1s given by [9]
~ 2Cd z
g = 2 3)
- 1- Cd,zAd,z
and the variance of LLRs, ?7(21’2 is simply obtained as
4¢a
~2 z
05, = ——"—. 4)
.z 1- Cd,zAd,z

For complex modulations we have to divide (4) by four
resulting to

~92 Cd,z
=— 5
” 1- Cd,zAd,z ( )

The scalar Ay, is the average residual interference energy
for the 2" modulation method and d* stream and (. is
signal-to-interference-plus-noise ratio (SINR) in (17) that can
be rewritten by following [9] as

Nr 2
1 SivPay
= > ’ 6
Cd,z NF ; o2 + Sd27de,bAd,z ( )

where Sy is singular value for the b*" frequency bin of the
dth stream. As in [13], we approximate LLRs for each bit
position to be Gaussian distributed with the same mean and
the same variance values. This approximation becomes less

accurate when 2Ng'z-ary > 4 [13].

To formulate the actual optimization problem in the next
section, we divide the EXIT functions of the equalizer and
the decoder into discrete extrinsic mutual information points
according to a priori values which we index with a priori
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index, k = ., Nk, with Nk being the number of a
priori points per stream and sub-block. The EXIT functions
characterize the input/output relations of the equalizer and the
decoder Yk, measured by the mutual information. The average
mutual information with irregular modulation at the output
of the equalizer for the d*" stream with k‘th a priori index
between transmitted interleaved coded bits ¢’ @ and the LLRs
Ld is the linear combination of the EXIT functions of IZ Ak
of the Nz sub-blocks [2]

Nz,

1Py = aa:I}, .. @)

z=1

jfk,z is the average mutual information at the output of
equalizer for the z** sub-block at the k*" a priori point
between transmitted interleaved coded bits ¢’? and the LLRs
IA_;d,z, given by

~ Ao A 1
17, . =113, k1S4, P3,0%). ®)

I #%.. €10,1] is the equalizer a priori mutual information of
the d™ stream for the 2" sub-block at the k" a priori index,
f() is the monotonically increasing EXIT function of the
equalizer and Sy = diag([Sa.1, ., Sa.ts -+ Sa.ng]T) € RNFX N
contains the singular values of SVD of the FD channel matrix
for the d*" stream.

The decoder output extrinsic information for the d** stream
at with k*" a priori index is given by

13, = £(I3),) ©)
where 1 fk € [0, 1] is the decoder a priori mutual information

of the d' stream at the k™ a priori index and f() is
the monotonically increasing EXIT function of the channel
decoder.

IV. POWER ALLOCATION METHOD FOR IRREGULAR
MODULATION

The goal of the proposed power allocation scheme is to
guarantee a convergence tunnel between the EXIT functions
of the equalizer and the decoder up to a desired convergence
point while minimizing the transmit power. Thus, the mutual
information at the output of the equalizer at each a priori
point has to be always larger than the mutual information
at the input of channel decoder up to the target convergence
point.

Mathematically, the transmission power optimization prob-
lem for irregularly modulation with fixed irregularity ratios,
Qq,-, is formulated as follows:

minimize tr{P}

subject to Z a1 Tk > (Id w) + € Vd, Yk (10)

=1
=04q,%

where f~1() denotes the inverse EXIT function of the channel
decoder and €4 is small positive value scalar. To con-
trol the width of the convergence tunnel, we define also
the acceptable gap between the equalizer and the decoder
EXIT functions with the positive scalar €4 and require that
>Z ladzldkz Z 1(Idk)+€dk

As shown in [9], the mutual information at the output of the
equalizer for the d*" stream can be closely approximated by

using J-function [14] as a function of the variance of the log-
likelihood ratios (LLR) & dk Therefore, we can transform the
rlght hand side values of the mutual information constraints
in (10) to the target LLR variance values at the output of the
equalizer by using the inverse J-function [14]3

A2targel
~ § adz

where the parameter values for H{,H5 and Hj can be
found for different modulation methods in [11],e.g., QPSK:
H; = 0.3073,H2 = 0.8935,H3 = 1.1064 and and 8-PSK:
Hy = 0.2516,Hy = 0.7274,H3 = 1.2392. Since the left
hand side mutual information constraints in (10) can be also
transformed to the variance of LLRs by inverse J-function, we
can replace [, fk . in (10) with ad k.. Dy defining (5) for the
k" a priori point. Finally, we can express the transmission
power optimization for irregularly modulated symbols with
fixed g, . as

Np Ng
min. E E Pd,b

1
HZ 1

— 042 ))"

10%2( an

d=1b=1
Nz=1 Nr 02457  PipvDak, =
t b=1 ’ > ~ 2target
s. t. g,z N - > Gy,
— 1_ Ad,k,= S anfan
Ng = 0'2+537de,bAd.k,z

Vd, k‘
Pd p = 0Vd, b

12)
where the scalar Agy . is the average residual interference
energy for the z** modulation method and d*” stream at the
k*" a priori point.

By observing (12), it can be noticed that optimization
problem is not a convex. Therefore, the globally optimum
solution can not be guaranteed and locally optimum solutions
can be only achieved. Note that in the case of Nz = 1 the
problem in (12) can be reformulated to a convex optimization
problem as shown in [9].

V. NUMERICAL RESULTS

The simulation parameters used are summarized as follows:
The number of receiver and transmit antennas Nt = 2,
Nr = 2, respectively, streams Np = 2, Np = 512,
€41 = 0.02 for Vk,Vd , QPSK, 8-PSK with Gray mappings,
and a systematic repeat accumulate (RA) codes [15] with two
different code rates, 1/3 and 1/4 were used. Rayleigh fading
channel with 5-path equal gains over 50 channel realizations
was assumed in the simulations. Matlab optimization toolbox
was used in the transmission power optimization. Figure la
illustrates the comparison of EXIT functions of the proposed
technique and the original CCP with fixed code rates. The
proposed method has a mixture of QPSK and 8-PSK for the
both data streams where ratios o1,1 = 0.3 and 1 2 = 0.7 for
d=1and ap1 =0.4 and ap 2 = — 0.6 for d = 2, respectlvely
The convergence points were set at 0.59 for d = 1 and 0.49
for d = 2 both with €4, = 0.02. The solid and dashdot
curves represent the EXIT functions when d = 1 and d = 2,
respectively. As can be seen, the convergence results of the
proposed method and the original CCP method are nearly
the same. The information rate lower bound over the streams

3This holds for complex modulations.
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for this particular configuration is defined by fixed QPSK
transmission ( =1.17 [bits/s/Hz]) whereas the upper bound
given by fixed 8-PSK transmission (=1.75 [bits/s/Hz]). By
using the previously given a4, ., the proposed method achieves
1.55 [bits/s/Hz] information rate. Thus, the proposed scheme
can flexibly vary its data rate within the aforementioned
bounds by changing irregularity ratios, a4, .. Correspondingly,
the resulting SNRs for the original CCP with 8-PSK, the
proposed scheme with the mixture of QPSK and 8-PSK, and
the original CCP with QPSK are computed SNR= 4.35 dB,
SNR= 5.57 dB and SNR= 1.6 dB, respectively. Hence, the
data rate adaptation can be made more flexible with less
transmission power by using the proposed method compared
to the original CCP. Figure 1b shows an example when the
convergence points were set at 0.98 for d = 1 and 0.98 for
d = 2 both with €55 = 0.02. It can be observed that by
using the both proposed technique, the right most point of the
EXIT chart (1,1) can be achieved. Consequently, nearly error-
free performance can be achieved with the proposed method,
given that sufficient number of iterations is performed.

VI. CONCLUSIONS

This paper proposes a new semi-analytical power allocation
method for irregularly modulated point-to-point MIMO sig-
naling with iterative FD SC-MMSE equalization, in which
the convergence properties of the equalizer are taken into
account. The proposed scheme is based on the combination
of irregular modulation, different signal constellations within
one code word, and convergence constraint precoding (CCP),
technique that decouples the spatial interference between
streams using singular value decomposition (SVD), and min-
imizes the transmission power while achieving the target
mutual information for each stream after iterations at the
receiver side. We show that the transmission power allocation
can be formulated as a optimization problem when irregular
modulation is used. Simulation results show that the proposed
power allocation method improves the rate adaptivity of the
original CCP technique while ensuring the convergence with
reduced transmission power.

APPENDIX A
FREQUENCY DOMAIN SC-MMSE AND SOFT-DEMAPPING

A. Soft-cancellation
The output of soft-cancellation, ¥ € CM*Nr _is given by
13)
(CNRNFXNRNF’ T c

r = FNRI‘ — FTFNDb
where Fpy, =

Vg Iy, ® Fno €
CNrNexNtNr is the block-wise diagonal frequency domain

- - < T

channel matrix and b = [blT,...,de,...7bDT} € CNoNs
_ _ - _ T -

where b? = [bf,...,b?,...,b;@} € CM. bl =

7d 7d
b1

2,87 "

T
7d NEd z,d
.,bz Nz’d:| € C% ,s=1,..,Ng", where
TS

bd, * is the soft-estimate estimate of the I*" transmitted
symbol of the d'" stream and the z'" sub-block. The first
moment of soft-symbol estimates, b? , = E {b¢ } is obtained
as

pie2™e

4We assume Ng = Ng.

where symbol a priori probability P(biS = b;) in (14) can
be calculated from [16]

N pdoz
1\ Mo
P(bg,s = bi) = <_) j

. (1 -2 qtanh (MY, /2)), (15)

q=1
with ¢; ¢ = 2¢;4 — 1 and )\ffﬁq being a priori LLR of the bit
¢i,q» provided by decoder.

B. MMSE Filtering

To detect all irregularly modulated sub-blocks properly per
stream, FD MMSE filtering has to be performed N7 times per
each data stream. For the z!" sub-block of the d*" stream, we
consider only the limited number of symbols at the output of
FD MMSE filter as follows ba. = [ya.2]ya (. 1) 1v
where

1

Cd,zﬁd,z +1
where T¢ = [T]. (d—1) Net-1:dNe » Bd,z =avg {bg} with bg =
T
2 a2 o 2
BB ...|bg,N;,d|1

operator that calculates the arithmetic mean from its argument
vector elements. The scalar (4 . is given by

Y.z (FN TS ) f + Ga-bY),  (16)

e CN, avg{-} indicates

1
Cae = ot {TdHrﬂztl T}
F

7.d,z

a7

where X7 4, € CNeNexNeNe Jig the covariance matrix of the
output of soft-cancellation, given by

Sia.=TTA,, THTH + 071 (18)

By assuming the impact of ISI over the sub-blocks per stream
to be minor to the performance, we approximate the residual
interference energy matrix given SVD based transmission,
Ay, € RNoNexNoNe Ty

Ad,z = diag([Alyz, R Ad,27 e AND,z] X ]-Ns) (19)

where A, = an{].Nd,z —Bg}. Note that the streams
S

are perfectly decoupled from each other with SVD based
transmission when channel state information is perfect.

C. Soft-Demapping
The LLRs for the z*" sub-block are expressed as [16]

Z exp(_wg,m,i—i_ Z %ay’v')‘g,m,v’)

[:d _ anci:c“,ZO v’/ #v
zZ,m,v T d 1~ d
Z exp(_wz,m,i + Z 5617U’Az,nz,v/)
Veiicin=1 v’/ #v

(20)
where \¢ ., being a priori LLR of the bit for the v"" bit
position of the m** symbol of the z*" sub-block provided by
decoder, m =1, ...,st'l’z, v=1,..,N%* and i s given

77Q
by
~ 717 Civ' = 0
Ci,v’ - { +1, Cim’ =1. (21)
The scalar wg_’m is defined as
B — )2
(Zi,m.i _ |[ dﬁz]m ¢d,zMz(Cz)| (22)
' Ud,z
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where v .

ba,» — @3 _, & is candidate bit vector, and

Cd,z
Cd,zBd,z +1

bd,z = (23)

total inf.rate:
8-PSK 1.75 bits/s/Hz
proposed 1.55 [bits/s/Hz]
QPSK 1.17 [bits/s/Hz]

=¥ - d=1,proposed 30% QPSK,70% 8-PSK, SNR =4.35 dB
091 =¥ - d=2,proposed 40% QPSK,60% 8-PSK,SNR =4.35 dB
R=1/3

¢

08l - - = R=14

o B
A

1, 100% 8-PSK, CCP,SNR =5.57 dB
-2,100% 8-PSK, CCP,SNR =5.57 dB
1, 100% QPSK, CCP,SNR =1.6 dB
2,100% QPSK, CCP,SNR =1.6 dB

d='
d=
d="
d=

(a) Convergence points set at 0.59 for d = 1 (solid) and at 0.49 for d = 2
(dashdot).

1
. + d=1,proposed 30% QPSK,70% 8-PSK ?
09H " + d=2,proposed 40% QPSK,60% 8-PSK ’I
== R=1/3 i
_ 1
08} = = =R=1/4 |
|
0.7F 1
4 |
0.6 ,ﬁg !
a 4 "
MT: 05} PE St
= B DT I
I St S
4 *- % -k ,A—“b— .-t
i pe B DI
po e DI
0. -t -
-
01r, 7
/
0 i i i i i i i i i i
0 0.1 0.2 0.3 0.4 QSD 0.6 0.7 0.8 0.9 1
Il
A E

(b) Convergence points set at 0.98 for d = 1 (solid) and at 0.98 for d = 2
(dashdot), SNR= 12.4 dB

(11

(2]
(31

(41

(51

(o]

Flg 1: NT:NR:27ND:2 .
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